ANNALES
DE LINSTITUT
HENRI
POINCARE

ANALYSE
NON LINEAIRE

Available online at www.sciencedirect.com

ScienceDirect

Ann. I. H. Poincaré — AN 24 (2007) 311-323

www.elsevier.com/locate/anihpc

Large investor trading impacts on volatility

Pierre-Louis Lions ***, Jean-Michel Lasry

4 CEREMADE — UMR C.N.R.S. 7534, Université Paris 9 — Dauphine, Place du Maréchal de Lattre de Tassigny, 75775 Paris Cedex 16, France
b College de France, 11, place Marcelin Berthelot, 75005 Paris, France
€ CALYON, 9, Quai du Président Paul Doumer, 92920 Paris, La défense cedex, France

Received 21 November 2005; accepted 21 December 2005
Available online 14 November 2006

Abstract

We begin with this paper a series devoted to a tentative model for the influence of hedging on the dynamics of an asset. We
study here the case of a “large” investor and solve two problems in the context of such a model namely the question of the fair
value (or liquidative value) of a “large” position and the question of pricing or hedging an option. In order to do so, we use a utility
maximization approach and some new results in stochastic control theory.
© 2006 L'Association Publications de I'Institut Henri Poincaré. Published by Elsevier B.V. All rights reserved.

1. Introduction

This paper is the first of a series devoted to the effect of reconciling the classical Black—Scholes theory of option
pricing and hedging with various phenomena observed in the markets such as the influence of trading and hedging
on the dynamics of an asset. Assuming, for simplicity, that the price of an asset is modified by trading and hedging
through a linear “elastic” law, we shall prove that the optimal hedging strategy derived from a utility maximization
principle impacts upon the volatility of the asset.

More precisely, we shall consider here the case of a “large” investor whose trading influences the dynamics of an
asset price. And we study two related problems

(1) what is the “liquidation” value of a position? As is well known, this value that might be called the fair value is
not simply derived from the market price (as is natural, since selling a sizable number will immediately make the
price of the asset go down...). Our approach will, in some sense, allow to reconcile the notion of fair value with
market prices (mark to market). And we shall also see the impact on the volatility;

(i1) how is the fundamental F. Black and M. Scholes [5], R. Merton [14] theory for option pricing and hedging
modified by our basic assumption on the price dynamics?

At this stage, and before describing more precisely our main results, we wish to mention some previous related
works concerned with some “phenomenological” models of the influence factor we are investigating and we refer to
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A.S. Kyle [10], K. Back [2], K. Back, C.H. Cao and G. Willard [3], H. Follmer [8], R. Frey and A. Stremme [9].
In fact, we discovered these references after introducing and testing closely related phenomenological models for
some particular type of financial products. And, when we observed some practical relevance, our goal was to study
this type of phenomenon and derive rigorously from first principles such models or rigorous models related to those
phenomenological ones.

Let us also point out that our second paper in this series [11] is devoted to an attempt of a rigorous theory incorpo-
rating the price influences of a “large” number of “small” (compared to the total market activity) investors/traders in
a self-consistent way and leading to a tentative theory for the formation of volatility.

Finally, we wish to emphasize the fact that, although we modify drastically the basic hypothesis on the asset price
dynamics (as an exogenous diffusion process a priori determined), the classical Black—Scholes theory is quite resilient
and our results will clearly show that its basic structure remains the same even though the precise details are indeed
completely changed.

We now conclude this long introduction by introducing our main notation and assumption, and explaining more
precisely the problems we solve below. We begin with a simple model due to A.S. Kyle [10] (see also K. Back [2],
K. Back, C.H. Cao and G. Willard [3]) for the dynamics of a single underlying asset which we assume to be given by

dS; = o (S,) dB; — ku, dt, (1)

where ($2, F, F;, P, By) is a standard Wiener space (B; is a standard Brownian motion), ¢ is a given function (as-
sumed, for instance, to be bounded from above and from below away from 0, and Lipschitz on R) that corresponds to
some a priori exogenous volatility and k is a positive parameter. The term (u, d¢) corresponds to the rate at which a
single “large” investor sells or buys the asset, thus modifying instantaneously the price S7 by a simple linear law (of
offer and demand). The quantity of the asset owned by this investor is then denoted by «; and we thus have

do; = —u, dt. ()

The corresponding wealth in the classical Black—Scholes theory is always taken to be «;S; i.e. the amount of cash
obtained from liquidating the position. This is of course meaningless if k # 0 and we thus cannot define a priori the
wealth (it is in fact precisely one of the issues we consider and solve below...). We thus simply consider the cash C;
used in the trading of S; namely

dCt ZMtStdt. (3)

Observe that, in order to simplify both the presentation and the notation, we do not incorporate any interest rate (taken
to be 0...).

We may now formulate our first problem: let 7 > 0, given a position « at time ¢, what is the “maximal” amount
of cash we may generate if we request that «r = 0. In order to formulate precisely this problem that corresponds
to a notion of fair value or liquidative value, we use a utility function maximization approach and we consider the
following optimal stochastic control problem

V=sup{E[U(CT)|C;=C, S =S, ay=a]}, 4)
ueld
where U = {u adapted, E[ftT luglds] <oo|ar =0}, t<T,V=V(C,S,a,t) € (—o0,+00] and U is a given utility
function that we assume, in order to simplify the presentation (although we shall consider more general ones below),
to be C2 on R, strictly increasing on R and U”(z) < 0 for all z € R. A typical example is the exponential utility
namely

U()=Uy(z) =1 —exp(—Arz) forallz eR, ®))

where A > 0 is the absolute risk aversion.
In Section 2 below, we completely solve this problem and we consider as well extensions of it allowing for some
drift terms, or relaxing the final target constraint namely o7 = 0, or replacing (1) by

ds; /
5 =0 (S;)dB; — ku, dt. )
t
As we shall see, we shall deduce the following explicit “fair” values
2
P=aS— k% ©6)
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in the case of (1), and

1— —ka
p— TCS (6

in the case of (1').
Next, in Section 3, we study the issue of option pricing in such a context namely we replace (4) by
V=sup{E[U(Cr —®(S1)) | C;=C, $;=S, a;=al} (7)
ueld

where @ is the pay-off of a European option. And we shall also consider the case when k is small (k = €) or, more

interestingly, when @ is replaced by €@ and U by U (;), and then we compute the corrections to the classical Black—

Scholes theory. Let us also mention that we also consider in that section the more natural situation when we do not

require o7 to vanish.

As we shall see, both in Sections 2 and 3, not only do we solve the above stochastic control problems but we
deduce, through the optimal strategy, the resulting price dynamics. And, as we shall explain, this class of stochastic
control problems is a rather new class of singular stochastic control problems which cannot be handled by the classical
methods (e.g. Hamilton—Jacobi—-Bellman equations) and we have to rely upon the theory we built in [12] in order to
incorporate such problems. However, for the “simple” problems above, it is possible to make a direct proof that we
shall present, although, this argument uses some tricks whose explanation is a direct consequence of [12]. At this
stage, we simply announce that the resulting price dynamics correspond to a modified volatility!

Finally, in Section 4, we briefly mention some possible extensions to an arbitrary number of assets, or more general
“influence” models, or models with interest rates....

After this series of works was completed, we became aware of some independent works by M. Avellaneda and
M.D. Lipkin [1] and by G. Lasserre [13] that are somewhat related to the topics addressed here.

2. Fair values

We begin with the problem (4) or with a more general version of it where we relax the final target constraint namely
or = 0:

W >
V=supGE(U[(Cr — —oaf
u 2

At least formally, we recover the problem (4) letting the positive (weight) parameter W go to +o0o. And we first
consider the case when o (S) is a constant: o (§) =0 > 0.

As we mentioned in the introduction, this type of stochastic control problems cannot be handled by classical
methods such as, e.g., the corresponding Hamilton—Jacobi—Bellman equation (HJB in short) — and we refer the reader
to the monographs by W.H. Fleming and H.M. Soner [7], M. Bardi and I. Capuzzo-Dolcetta [4] for a presentation of
the classical methods. Indeed, at least formally, the dynamic programming principle “leads” to the following (formal)
HIJB equation

8V+02 a2v+ Sav kav v 0
—+——+supju| S— —k——— ]t =
or 720852 ToR1"\"9c T89S T e

Ct=C, S[=S, (¥f=011|}. (8)

with V], =U(C — %az), and this equation does not contain enough information in order to characterize V since
the supremum in u is always infinite unless we have

v ov. oV
S——k——-——=0
aC S  da
This equation means, at least formally, that V should be invariant by the flow

2
%(C,S,a)=<C+MS—k%,S—ku,a—u> (1 €R) ©)

which is nothing else than the integral flow associated to

S=—k, a¢4=-1, C=S
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(or (1)-(3) with 0 =0 and u = 1). Observe also that V at time T (namely V =V (C — %az)) is not invariant by this
flow!

This type of stochastic control problems is completely solved in J.-M. Lasry and P.-L. Lions [12] where it is shown
that V is indeed invariant by the flow (9) for r < T (with a terminal boundary layer at t = T") and that it is possible to
write for V a reduced stochastic control problem (in some vague sense, a stochastic control problem on the quotient
space induced by the orbits of the flow) which can then be solved by the classical methods of stochastic control theory.

Instead of applying blindly this general theory, we extract from it some crucial facts and present some direct
arguments (let us emphasize however that this is possible here only because we carefully selected problems that are
simple enough...). Indeed, the “expected” invariance of V by the flow means that V should only depend upon two
reduced variables and a natural choice, in view of (9), is

012
P=C+aS—k7, X=S—ka. (10)

As we shall see later on, P corresponds to the total wealth (or cash) and X is the price of the asset when one takes
« instantaneously to 0. Let us mention at this stage that similar choices of “reduced” variables were introduced
previously by K. Back, C.H. Cao and G.A. Willard [3].

We thus reformulate (1)—(3), (4) and (8) with this new set of variables: we obviously find

dX; =0dB; (11)
(here we use the fact that o is a constant...), and
dP; =dC; + o; dS; + Sy doy — kot ey
=u;S;dt + oy (0 dB; — ku, dt) — Syu, dt + kusa; de
or
dP, =o;0dB; = o dX;, (12)

i.e. the classical evolution of wealth in terms of the hedge «;.
Using the invariance and the constraint a7 = 0, we then deduce that (4) is “equivalent” for t < T to

V(P,X,1)=sup{E[U(Pr)| P,=P, X; =X| | o adapted]. (13)

In the case of (8), we need to introduce

(=) =v(m(ee=5+4))
sup - =, | = sup - —«a ,
neR a 2 # neR a 2 #

where Cy =C + uS — k%z, oy, = o — (1. We observe that

w w 1(S+aW)?
R 2 2 2 k+W

ka2 W 1 (X k+ W)2

—p_gs+> P2 1 X +ak+W)”
2 2 2 k+W
k+w 1(X k+ W))?

P X — + o2 1 (X +atk+W))

2 2 k+Ww
—P+1 X
- 2k+ W'

And we claim that (8) is “equivalent” for t < T to

1
V(P,X, t) =sup{E|:U<PT + mx%)] ‘ P[ = P’7 Xl =X|O€[ adapted}. (14)

From a rigorous mathematical viewpoint, the equivalence is a simple application of our results in [12] and we cannot
repeat the detailed proof here but it is possible to make a convincing argument for the above modification of the
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terminal reward function U (C — %oﬂ): indeed, as soon as ¢ is strictly smaller than 7 (and very closeto T, t =T — €,

we may use as possible controls u, = % on [T — €, T'] in which case we deduce easily that oy = — u, STt~ S —ku

and Ct ~C+ uS — k";. Therefore, we may “jump instantanously” (or almost) along the orbit of the flow and thus
we should only consider the supremum along the orbit of the flow of the final reward function which is precisely the
quantity we computed above.

And we are led to the

Theorem 2.1. Assume that o is constant.

(1) The value function V given by (13) satisfies

2
V=U<C+ocS—k%> forall C, S €R. (15)
(2) The value function V given by (14) satisfies
2 w kw o?
v=U[C+ + aS — —(T—-t))—/—/————), (16)
2k+W) k+W k+W 2+ W)
the associated optimal strategy o; satisfies
o
doy = — dB;, 17
oy K+ W t (I7)
and the induced price dynamics are given by
ds; = dB;. 18
=0 K+ W t (18)

Remark 2.1. Part (1) means that the fair value or liquidative value is given by oS — k“—;. Obviously, when k =0, we
recover the usual “market ” value «S. As we shall see below, this is in fact the case for an arbitrary volatility o (we
may already observe that it is independent of the constant o).

Remark 2.2. All the above explicit formulas are independent of the utility function.

Remark 2.3. It is not difficult to extend the above result to the case when we add a drift term to (1) i.e.
dSt ZUdBt + bdrt —klxltdt

(where b is a constant). We leave such easy extensions to the reader.

Conclusion of the proof of Theorem 2.1. There only remains to show that the value function V given by (14)
satisfies

x? o?
VZU(P+2(k+W)_(T_t)Z(k—l—W)) ()

with an optimal strategy o given by: o = — HLW, since (16)—(18) then follow from (10), (1) and (2). Finally, (15) may
be, for instance, deduced from (16) upon letting W go to +oo (or directly from (13) which yields easily, since U is
strictly concave, that V = U (P)).
Finally, in order to prove the above claims, we may simply use HIB equations which, here, take the following form
vV 1,9V { ,a2 3%V, 3V }_

— 4o’ — +supfol s +
or 727 ax2 TIP7 2 P2 T Yoxop

with V|7 =U(P + 2(%2“,)). The above claims then follow from a simple verification that we skip. O

We now check that the formula (15) is in fact valid for an arbitrary o (S).
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Theorem 2.2. The value function defined by (4) is given by (15).

Proof. The reduction made before Theorem 2.2 remains valid provided we replace o by o (S;) = o (X; + ka;). Then,
V solves the following HIB equation (one may also argue directly using the concavity of the utility function U).

WV sup] L2(X + k) 82V+ 2V + °v 0 (20)
—_— su —0 o o o —F o =
ar T ooR2 ax2 % 9Pz T¥ox0p

and V|;=r = U(P). Obviously, we have: V = U(P) and (15) is shown. O

Remark 2.4. In the results above ( and in those of the next section) one obtains an optimal hedging strategy which
is not of bounded variation (in fact, in Section 3, we shall see some example where «; may even have no differ-
ential properties whatsoever...). In other words, there is no possible interpretation in terms of an optimal u; (with
do; = uydr)! This is a consequence of the singular nature of the optimal stochastic control problems we are solving,
which transforms a state variable into a control. A related, even simpler, example is given by

dx; =dW;, xo=x€eR; dyy,=u,dt, yo=yeR
sup{E[F (x7, yr)] | u; adapted , u; € L'(0,T;R)} =V (x,y, T),

where F is, say, continuous and bounded from above on R?. As is easily checked, the problem reduces to the following
one for T > 0

Vix,y, T)=V(x,T) = sup{E[F(xT, yT)] | y; adapted, yr € LY, T; R)}

= E[sup F(xr, y)].
yeR

The state variable y has become a control and y; is optimal if y, is a maximum point of F(x;, y) over R. For instance,
|x|

if F(x,y)= —leg + xy — 5, the optimal feedback is given by y = sign(x) and thus y, = sign(x + W;) which has
no differentiability properties...!

We conclude this section by considering the case when (1) is replaced by (1). Then, the value function V (defined
by (4) is invariant by the flow

1 —e knr X
lI,ll-(Ca S,(X)Z (C+ —S7 e HS, o _M)a (9/)

k
1 —e ke

P=C+TS, X =e kg, (10"

And we now find

dX, = e *u ds, — ke kS, da,

or
dXx
—t:a(ek“‘X;)dBt, (a1)
X
and
— e—koz,
P =u;S;di + ————dS; + e kS, da,
1- e—koz, ka, —ka,
= A (O’(e tX;)StdBf—kaSfdf)+MtSt(1—e t)df
or
ko ko
t l [ l
dP, = ¢ Xta(ekal X:)dB; = erXt- (12')

Once more, we come back to the “usual” dynamics for wealth except that the “hedge” is now given by (eX* — 1)/k
(instead of «;...). And, V is still given by (13). We then have the
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Theorem 2.3. In the case of the dynamics (1), the value function defined by (4) is given by

1 —e ke
V:U(C—FTS). (15")

Remark 2.5. The analogues of Remarks 2.1-2.3 are valid in the case of dynamics given by (17).
The proof of Theorem 2.3 is similar to those made before and we skip it (observe that V.= U (P)...).
3. Option pricing

We now turn to the issue of option pricing and hedging under the dynamics (1) (or (1)). We thus consider the
stochastic control problem (7) where @ is the pay-off of the option. In order to avoid technical considerations, we
assume that @ is uniformly continuous on R (although discontinuities could be allowed...).

We may still follow the reduction performed in Section 2, introducing P; = C; + o, S; — kogl2 /2, X; =8 —ka;, and
exactly as in the preceding section, we find that we have

V(P,X,t)= sup E[U(Pr—®(Xp)|P=P, X;=X] 21
o, adapted

with
dX; =o0(X5 + kay)dBy, 22)
dPy = az0 (X5 + kag)dBy = g dX;.
It is worth observing that P; is precisely the total wealth corresponding to the addition of the cash C; and the
value of the quantity o, of the asset whose price is S; (namely «;S; — koz,2 /2 as shown in Section 2). Then, as in
G. Constantinides and Th. Zariphopoulou [6] (see also M. Musiela and Th. Zariphopoulou [15]...), we define the

indifference price w of the option by the relationship

2
V:U(P—JT):U(C—i—aS—k%—n) (23)

since U(P) is the value function corresponding to @ = 0 (see Section 2). And the hedge is given by the optimal
control (in (21)) provided it exists....

At this stage it is worth explaining the role of the somewhat unnatural constraint contained in the definition of
the class U/ of admissible controls namely oy = 0. First of all, if we consider the cash at time 7" namely C7 (as
in (7)), it is obvious that it does not amount to the total wealth unless a7 = 0. Therefore, if we wish to suppress
the constraint a7 = 0, we may do so provided we replace in (7) Cr by the effective total wealth at time T namely
Cr+arSt — koz% /2 since we now know from Section 2 that a7 St — koe% /2 is precisely the “fair” or “liquidative”
value corresponding to owning «r of the asset whose price is S7. In addition, a fair contract should be written in
terms of @ (X7) = @ (St — kar) and not of @ (S7) (otherwise the trader could “push” instantaneously just before T
to a price corresponding to the minimum value of @ i.e. 0 for a call option, an obviously unfair behavior!). But, if the
option is written as @ (St — kar), we obtain a fair contract in which the trader has no interest in trying to manipulate
the price since we have for all u € R

St —ku —k(ar — n) =St —kar.

We are thus led to the utility maximization problem (21). In other words, relaxing the terminal constraint («7 = 0)
is possible provided one defines a fair contract (as discussed above) in which case the two problems are in fact
equivalent!

Our first result is the following

Theorem 3.1. We assume that the utility function is of exponential type (5). Then

2
V=U<C+aS—k%—n(S—ka,t)), (24)
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where the indifference price 1 is the unique viscosity solution (uniformly continuous in x, uniformly int < T bounded)
of the following HJB equation

ar 1 327 ar \?
—inflo?(X +k A — =0 XeR, t<T 25
at+2$2R{ X+ O‘)[axfL ( ax) “ SRl *)
such that
Tli=r = @ (X). (26)

Corollary 3.1. If o is independent of S, the indifference price reduces to the Black—Scholes price
(X, ) =E[®X7) | X, =X]|=E[®(X +0(Wr — W)))]

and the optimal strategy is unique and given by o = d ¥ (X, 1); hence, the induced dynamics o the price S; of the asset
become

82
dSt=o<1+k

Z(Xt,t)> dBt, dX[ZUdBt (27)
In addition, the above facts are true for any utility function.

Corollary 3.2.

(1) As X goes to 04 (if k > 0), the indifference price m goes (uniformly on compact sets) to the unique viscosity
solution of

8—n+linf{a2(y)82—n}=0 forXeR, t <T, (28)
dt 2 yeR X2
satisfying (26);
(2) As X goes to 400, the indifference price w goes (uniformly on compact sets) to the unique viscosity solution of
a@—’fju% 2( +k§§)g%_o forXeR, 1 <T, (29)
satisfying (26).

Remark 3.1. Obviously, when k = 0, we recover the usual Black—Scholes theory for the price and the hedge since the
optimal strategy is then simply given by the unique infimum in « (in (25)) namely o« = d7 /9 X. We shall come back
below to the expansion (correction) as k goes to 0.

Remark 3.2. In general, the existence (and meaning) of an optimal hedge may be delicate since the infimum in «
(in (25)) does not yield in general a unique minimum. Formally, the infimum in « yields the optimal hedging strategy....
When there exists a unique optimal « that is smooth in (X, t), the hedge o, = a(X/, t) leads to the following price
dynamics

dS; =0 (S,)dB; + kdoy, dX; =0(S;)dB;
and thus we have
dStza(S,)(l—i-k (X,,t)) dB; + b, dt,
dX; =0(S;)dB;,

for some drift b, (_ (X, )+ 5 oz(St) Frel < (X;,t)). Finally, let us remark that if we assume that o and @ are of class

C ;’1 then, if %Ha’ |l is small enough, there exists a unique such optimal strategy (which is smooth in X, 7)....
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Remark 3.3. It is possible to adapt the above results to the case when we incorporate a drift term in (1). Although
somewhat more technical, the approach is exactly the same and the computations are straightforward. Let us only
mention here that Corollary 3.1 remains valid in the case when we replace o dB; by o dB; + bdf where o and b are
constants. Of course, when we add a drift term, we need to modify the implicit definition (23) of the indifference
price: indeed, denoting by Vj the same value function as V but with @ = 0, the indifference price is then defined by

V(C,S,t)=Vo(C —m, S, 1). (30)

Proof of Theorem 3.1. It is a straightforward application of stochastic control theory and viscosity solutions once we
have obtained (21)—(22). Indeed, V solves the HIB equation (20) with V|;—9 = U (P — @). Next, as is well-known,
one looks for a solution V of the following form: V =1 — e *P=7(X:0) ' And we obtain (25)! O

Proof of Corollary 3.1. One simply observes that (25) reduces to the usual Black—Scholes theory with a unique
optimal « given by o = dn/dX (X, t). And (27) follows easily. O

Proof of Corollary 3.2. Both statements are formally obvious since Eq. (25) goes to Eq. (28) as A goes to 0 and to
Eq. (29) as A goes to +-00. The justification of these formal asymptotics is a simple application of viscosity solutions
theory. O

We now explain some asymptotics as k goes to O that are valid for an arbitrary utility function (and for the case
when we add a drift term to (1)). Using the HJB equations satisfied by V', one shows easily, at least formally, that the
indifference price satisfies

7w =mgs(S,t) + O(k) (€1))

(it is in fact possible to make a more precise expansion but we shall not do so here...), where mpg is the Black—Scholes
price namely 7gs(S,t) = E[®@(S7) | St = S] where S; solves (1) with k = 0. This formal argument is once more
automatically justified by viscosity solutions arguments — for instance). If we assume that o € C,i’l, then, for k small
enough, we have a unique optimal strategy o (see also Remark 3.2) and we deduce easily that we have as k goes to 0

o
a= "2 (X0 +0tk) = (32)
Finally, this leads to the following dynamics (or effective dynamics) for S; namely
8 -
ds; ZU(St)<1 +k—— 352 (S,,t)+0(k2)> dB; + b dt (33)

for some b, that we do not detail here. In other words, the resulting volatility (that we may call effective volatility) is
given by

oeff(5)=a(5){1 +ka 38, t)+0(k2)} (34)

952

Let us also mention that it is possible to obtain higher order terms in an asymptotic expansion in k.

Remark 3.4. Let us observe that everything we did above (and in the preceding section) extends mutatis mutandis to
situations where o depends also on t (o =0 (S, t)), and where the pay-off is of the form ftT D(s, S;)ds + D(S7).

A closely related asymptotic result holds when we consider a “small” pay-off of typical size €. In other words,
we consider €@ instead of @. Then, in order to retain some risk aversion, we scale accordingly the utility function
replacing U (z) by U(%). We may now perform a simple scaling analysis that shows that the indifference price may
be written as €, the control «; as eq; and thus this amounts to replace k by ek and (31)—(34) remain true replacing k
by ke. In particular, we have

aeff=o{1+k PTBS L o(e )} (35)

852
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We now conclude this section by explaining the modifications in the above results when we use (1”) instead of (1).
The reductions made above lead to (21) with

dX, = o (ef X,) X, dBy,

ekas -1

ks _ (36)
dpP, = p X0 (" X;)dBy =

1
r dX;.

The first modification we notice is that the quantity that plays the role of the hedge in Black—Scholes theory is now
B = (ek* — 1)/k while « is really the hedge and that, necessarily, we have g > —1/k.
Then, Theorem 3.1 is still true provided we replace (25) by

or 1 9% ek — 1 a2
flo? (e x) x> ——) [{=0
9 T2 JER{ (0X St T
or (37)
or 1 9% am\2
— 4 - inf oI +kBX)X?| — +A[p— — =0.
ot +2ﬁ>m1/k{a (( +kB) ) |:8X2 + ('B 8x> :“
In particular, if o is independent of S, the equation reduces to
8n+12X2871+)\ 87r+12 —o 38)
a2 ax? X k).

an equation that remains nonlinear in general because of the constraint (8 > —1/k). However, if we assume in addition
that we have

1
o'(X) > 7 forall X >0, (39)
then, because of the strict maximum principle, the indifference price is simply given by the Black—Scholes price ngs
that is the solution of

07TBS 1 2 2 3 TTBS
—_— X
ot 2 Ea
with s |;—7 = @. Indeed, we then have

=0 (40)

oms
0X

and thus mgg solves (38) (or (37)). In addition, the optimal feedback is given by (ek* — 1) /k = dmps/dX or in other
words

1
>—% forall X, t<T

1L 1+ka BS (41)
=-Lo
k% 90X
And the effective price dynamics become

as,

—+ =0 dB, + kda,

S

=odB dX; + b, dt
7 s /ox ax2 it

or

3, kX 32 -

W _ (1 4 ! ”‘35 (X, t)) dB, + b, dt (42)

Sy 1+ kB8 (X, 1) 9X

for some b,1 s 15, that we do not detail here, and dX; = o X; dB;.
As A goes to 0, the indifference price goes to the solution of

2
1nf{a (X2 ”}:o (28')

ar X2
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with 77 |;=0 = @.
The limit as A goes to +oo is much more delicate. We need to consider for all X > 0

. . . a0 1
d(X)=infld(X)|® > D, — > - onR}:
(X) ln{ ( 4 5% = 5 of }

and one can show that @ is given by
N 1
®(X)= sup {@(X—Z)——Z}.
X>Z>0 k
Then, as A goes to +00, the indifference price converges to the solution of

ar 1, o , %7
(1462 ) x ) x2 2L —o 29/
ar T 2° (( + ax) ) 9X2 @9)

with 77 |,—0 = P.
We conclude by stating the analogue of (35) namely

Ueff20{1+kes 352 +O(e ) , (35)
where mgg is the Black—Scholes price namely 7ps(S, t) = E[@(ST) | S; = S] with §; solution of

ds

1 —5(S;)dB,.

Sy

4. Variants and extensions

We mention briefly in this section some variants and extensions of the preceding results in several directions namely
(i) interest rates, (ii) more general influence models and (iii) multidimensional assets.

The first one concerns interest rates and we simply observe that incorporating simple interest rates models is a
straightforward matter that creates no additional difficulty and we skip this easy adaptation in order to restrict the
length of this paper.

Concerning other influence models, we mention that we studied many other models where one replaces the term
(—ku, dr) in (1) or (1") by other terms of a similar nature. Our general approach can be adapted to those situations and
we shall not attempt here to describe numerous possibilities we looked at. For instance, one may incorporate memory
or relaxation effects. One may also consider the case when & is no more a constant but a function of S; and possibly
even of «;... Once again, the adaptations are straightforward. However, one variant is slightly more delicate to handle
namely the case when ku; is replaced by a nonlinear term k(u;) where k is, for instance, a Lipschitz function on R
such that we have

k(x) —kx is bounded on R, 43)
where k > 0. An example of such a & is provided by
k(x)=0 ifxe[—a,b], k(x)=k(x—>b) ifx>b, k(x)=k(x+4+a) ifx<—a,

where k > 0,a > 0, b > 0, example that corresponds to an influence which is perceptible only when the rate of buying
or selling orders exceeds some given threshold. In such a nonlinear situation, one has to adapt the results (and methods
of proofs of [12] and we briefly sketch here, at a formal level, how this can be done “in the case of (1)” that is

As we did in Section 2, we introduce X; = S; — ka; and Py = C; + o, Sy — katz/Z and we have

{dX, =o(X; +ka,)dB, — £(u,) dt, 4s)

dP[ = C([O'(X[ + koll) dB[ — C{[ﬁ(ut)dt =0y dX{
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with £(u) = k(u) — ku on R. And one can show that the value function is equal (for all §,«,t < T) to

VIX,P,t)= sup E[U(Pr—®(X7))|P=P, X;,=X] (46)

o;,u; adapted
which solves the following HIB equation
[azv ,3%V ) %

W o supl o2k 4 ko)
—_— su —0 X — o o
oy ax2 % 9P T Y oxar

oV A%
—f(u)— —al(u)— ;=0 forall X, t <T 47)
ot 2 0X opP

with V],=r = U(P — ¢(X)). At this stage, it is then straightforward to adapt the results obtained in the preceding
section. For instance, if o is constant, @ = 0 (“fair value”) and U = 1 — e *? , then we have

V=U(C+aS k Z4 L2 (T —1) (48)
2 ro2

where L = sup,cg [€(u)].
Our final extension concerns situations involving many assets (or a multidimensional one...) that is

dS; =0 (S;)-dB; — K - u; dt, (49)
dot, = —U; dt, (50)
dC[ZMl'S[dt, (51)

where S; € RV, o is a Lipschitz N x m matrix such that oo T is bounded and positive (uniformly on RY), B, is a
standard m-dimensional Brownian matrix, o, € RY and K is a N x N matrix (not necessarily diagonal).

We emphasize the fact that the “influence” matrix K is not necessarily diagonal, a fact which means that buying or
selling significant quantities of one of the assets may influence the price of the others (or some of the others...).

One can then follow and adapt trivially all the arguments made in the previous sections and the results obtained
above are extended in a very natural way to this multidimensional setting. For instance, the value of a quantity o of
the assets S is

1
a~S—§Koe~a (52)

(or (1 — e Kiili) /(Kig ) i if dSP in (49) is replaced by dSi/S:...),
and the analogue of the asymptotic formula (35) is given by

82
Oefi = (1 +eK - 87;‘;‘5 + o(ﬁ)) .o (53)

Let us observe finally that, even if we consider assets that are a priori independent and a diagonal matrix K, our results
show that hedging an option whose pay-off depends upon all the assets will create correlations between those assets.
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